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ABSTRACT

We consider hybrid transmit precoding and receive combining in a millimeter wave

(mmWave) multiple-input multiple-output (MIMO) multi-user cellular system, where a full-duplex (FD)
base station (BS) serves multiple half-duplex (HD) uplink and downlink users simultaneously. Jointly
deriving the four matrices of analog precoder, digital precoder, analog combiner, and digital combiner for
mmWave FD communications is intractable. Hence, we propose two approaches for either designing joint
analog and digital beamformers separately at the transmitters and receivers, or jointly deriving transmit
precoders and receive combiners with separate designs of analog and digital beamforming matrices that
maximize the sum-rate. In the first proposed method, at the first step, we derive an iterative solution for
the fully digital minimum-mean-square-error (MMSE) transmit/receive beamforming. Then, exploiting the
spatial structure of mmWave channels, sparse approximation problems are formulated to jointly design radio
frequency (RF) and baseband filters approximating the fully digital beamformers via orthogonal-matching-
pursuit (OMP) algorithm. To reduce the computational complexity of the first proposed method, which is
mainly caused by the iterations between the transmit and receive beamformings, in the second presented
scheme, transmit precoding and receive combining matrices are calculated jointly, while RF and digital
beamformings are derived separately. More specifically, digital beamforming matrices are derived using
the block diagonalization (BD) approach to mitigate the intra-user and inter-users interference, and analog
filters are calculated via solving sum-rate maximization problem. In the simulation results, it is shown
that our proposed OMP-based hybrid beamforming (HBF) scheme outperforms other HBF approaches for
mmWave FD communications in the literature. In addition, it is shown that when the number of RF chains
is at least double the number of data streams, the proposed BD-based HBF further improves over the OMP-
based HBF in terms of sum-rate. Thus, choosing between OMP-based and BD-based HBF depends on the
number of available RF chains.

INDEX TERMS Full-duplex (FD), millimeter wave communications, multi-user (MU)-MIMO, transceiver
design, hybrid beamforming (HBF), orthogonal-matching-pursuit (OMP), block diagonalization (BD).

. INTRODUCTION

ILLIMETER wave (mmWave) bands from 30 GHz to

300 GHz are prime candidates for new spectrum in
fifth-generation (5G) and beyond cellular systems, with the
available unlicensed bandwidth reaching 10 GHz [1], [2].
The main obstacle in the successful deployment of mmWave
cellular systems is the large path loss, as a result of the
ten-fold decrease in the wavelength [3]. On the other hand,
a large-scale antenna arrays which can be built in a small
volume due to the short wavelength can be employed to

provide significant beamforming gains to combat the path
loss and to synthesize highly directional beams.

For traditional multiple-input multiple-output (MIMO)
systems, precoding is fully accomplished at digital baseband
through digital precoders, which can adjust both the magni-
tude and phase of the signals. However, fully digital precod-
ing approach requires a radio frequency (RF) chain, including
signal mixers, amplifiers, and analog-to-digital converters
(ADCs), per antenna which is impractical and costly for
mmWave base stations (BSs) equipped with large antenna
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arrays. While the small wavelengths of mmWave frequencies
facilitate the use of a large number of antenna elements, the
prohibitive cost and power consumption of RF chains make
digital precoding infeasible. Fully analog solutions, on the
other hand, require only a single RF chain for the entire
antenna array but have no capability of digital processing.
Given such unique constraints in mmWave MIMO systems,
a hybrid precoding architecture (an analog beamformer in RF
band and a digital filter in baseband) has received much con-
sideration, which only requires a small number of RF chains
interfacing between a low-dimensional digital precoder and
a high-dimensional analog precoder [4], and thus, reduces
the required number of RF chains by precoding/combining
of antenna signals. Therefore, hybrid beamforming (HBF)
strikes a balance between these two solutions, wherein the
number of RF chains can be designed to be between 1
(analog beamforming) and the number of antennas (digital
beamforming).

Hybrid MIMO beamforming in mmWave communica-
tions have been proposed for single-user MIMO systems
in [4] and [5]. The proposed algorithms are based on
the orthogonal matching pursuit (OMP) method, which is
popular for sparse approximation [6], where RF beam-
forming vectors are picked from certain candidate vectors,
such as array response vectors pointing towards the angle
of arrivals/departures (AoAs/AoDs), and/or discrete Fourier
transform (DFT) beamformers. The authors in [7] introduce
HBF design to cancel the self-interference (SI) in a point-
to-point full-duplex (FD) mmWave communication system.
However, with the realization that more profitable use of the
large antenna arrays could be possible in certain scenarios,
there have been some recent works on evaluating the system
performance with different MIMO configurations like multi-
user MIMO and spatial multiplexing in [8]-[11]. In [12], an
HBF design is proposed for K-user FD MIMO interference
channels, in which combiners and precoders are designed
such that both the residual SI power and the multi-user inter-
ference power are minimized. In [13], an OMP-based hybrid
precoding scheme is investigated for the multi-user MIMO
system with the limited feedback assumption. Authors in [14]
consider a downlink cellular network with multi-user MIMO
communications and propose a block diagonalization (BD)
method to design digital precoders and combiners for HBF to
mitigate the inter-user and inter-stream interference signals.
Furthermore, the equal gain transmission (EGT) method is
used to derive analog beamforming matrices to harvest a
large antenna array gain. In [15], a two-step HBF design is
presented for the downlink of a massive MIMO communi-
cation, in which, in the analog stage, authors maximize the
capacity of the baseband channel, and in the digital stage,
the BD approach is applied for managing the interference
signals. Authors in [16] propose a minimum mean square
error (MMSE)-based HBF design for massive MIMO point-
to-point communications in which a manifold optimization-
based scheme is introduced to deal with the fixed amplitude
constraint of RF beamforming directly. In [17], a two-step

algorithm is proposed for deriving RF beamforming in an
HBEF structure. First, by formulating a convex problem, an
initial beam set is determined to maximize the lower bound
of the sum-rate. Then, based on this initial set, an iterative
update approach is introduced to calculate a better beam set.
Motivated by the low computational complexity of the OMP
and BD approaches, in this paper, we apply these methods to
design HBF matrices in a cellular network with multi-user
MIMO communications in the uplink (UL) and downlink
(DL) channel using the mmWave band.

FD transmission has attracted tremendous attention from
both the academic and industrial fields to nearly double
the spectral efficiency of the existing wireless communi-
cation systems by enabling transmission and reception of
signals simultaneously over the same time and frequency
resource [18]. The key challenge to realize the FD system
is suppressing SI to a sufficiently low level. The authors
in [19]- [23] studied fully digital transceiver design in FD
cellular systems, in which a BS operating in FD mode
communicates with UL and DL users operating in half-
duplex (HD) mode simultaneously. In addition to SI at the
BS, the optimization problems are exacerbated by the co-
channel interference (CCI) caused by the UL users to the
DL users. Since mmWave communications are inherently
directional, in FD cellular systems, directional transmission
and reception can be exploited [24]. The intuitive approach
is to exploit the beamforming of transmission and reception
antennas to reduce SI. More specifically, with the directions
of transmit and receive antennas not directed towards each
other, the SI can be reduced by beamforming [25]. In [26],
an HBF design is developed at the BS to manage SI signal
and minimize sum-MSE across all single antenna mobile
users in an FD massive MISO system. A novel angular-
based HBF method is introduced in [27] for a point-point FD
mmWave massive MIMO network to minimize sum-MSE.
In this paper, self-interference cancellation (SIC) is further
improved by using angle-of-departure (AoD) and angle-of-
arrival (AoA) information. Authors in [28] study HBF design
for an FD mmWave MIMO relay network, in which by
applying a zero-space beamforming scheme, SI signal is
attenuated at the FD relay. However, although some works
including [7], [12], [26], [27], and [28] have been done to
demonstrate the viability of FD systems for mmWave bands,
to the best of our knowledge, potential gains of HBF for FD
cellular networks with multi-user MIMO communications in
mmWave bands have not been reported yet. It is worth noting
that authors in [12] have not considered a cellular set up with
a BS, UL, and DL users, and have studied an interference
multi-user MIMO channel instead. In addition, in [12], the
SI and multi-user interference are minimized and authors
have not directly dealt with the spectral efficiency which is
an important key performance indicator in practice.

Motivated by the above, in this paper, we make an at-
tempt to understand the benefits and actual gains that can
be achieved by the use of HBF in the FD transceivers
of a cellular network working in mmWave bands. Due to
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TABLE 1. Our Contribution

Concepts of Contribution This paper | [4], [5] | [7] [12]
mmWave FD communications v X v v
Multi-user MIMO communications v X X v
OMP-based HBF v v X X
Cellular communications v X X X
Applying the BD method for interference management v X X X

the computational complexity of jointly deriving the four
matrices of analog precoder, digital precoder, analog com-
biner, and digital combiner, we propose two policies for
either calculating joint RF and baseband filters separately
at the transmitters and receivers, or jointly deriving transmit
precoders and receive combiners with a separate design for
analog and digital beamforming matrices. Our contributions
are illustrated in the Table 1 in comparison with the literature,
and can be listed as follows:

« We develop an OMP-based algorithm to design hybrid
filters for the receiver, which successively selects RF
beamforming vectors from a set of candidate vectors
using the MMSE criterion and optimizes the corre-
sponding baseband processor in the least squares sense.
Similar to [31], we employ uplink-downlink duality to
compute the hybrid MIMO beamformers for the trans-
mitters by reversing the system, and applying the same
OMP-based algorithm.

o We propose a BD-based approach to jointly derive
transmit precoding and receive combining filters with
separate designs of analog and digital beamformings
aiming to maximize the sum-rate of UL and DL users.
In particular, RF and digital beamformings are designed
separately in two stages to minimize information loss at
each step.

o In the simulation results, we show that our two proposed
HBF designs have a close performance to the fully
digital transceiver design but with a low number of RF
chains. In addition, it is shown that the proposed OMP-
based HBF approach achieves higher spectral efficiency
compared with the multi-user FD (MUFD) beamform-
ing scheme proposed in [12]. Finally, we illustrate that
if the number of RF chains is at least double the number
of data streams, the proposed BD-based HBF scheme
further enhances the spectral efficiency performance.
Therefore, based on the number of available RF chains,
we choose between OMP-based and BD-based HBF
methods.

Notation: Matrices and vectors are denoted as bold capital
and lowercase letters, respectively. (-)7 is the transpose, and
() is the conjugate transpose. Iy and 0 s are the N x N
identity and N x M zero matrix, respectively; tr(-) is the
trace; |-| is the determinant; I [-] denotes the expectation. The
(i, j)-th element, i-th row, and 4-th column of matrix A are
denoted by A(4,j), A(:,7), and A(3,:), respectively. | X||r
and ||x||2 denote the Frobenius norm of matrix X and the
Euclidean norm of vector x, respectively, and ||x||o denotes

the number of non-zeros in vector x.

The remainder of the paper is organized as follows. Sec-
tion II introduces the considered system and channel models.
In Section III, the considered problem formulation is given.
The proposed OMP-based HBF scheme for jointly design-
ing analog and digital filters is derived in Section IV. In
Section V, we introduce the BD-based HBF approach for
jointly deriving transmit precoders and receive combiners.
Simulation results for the proposed policies are presented in
Section VI, and Section VII concludes the paper.

Il. SYSTEM MODEL

We consider a multi-user massive MIMO system, in which
an FD BS serves K UL and J DL users simultaneously. As
it is illustrated in Fig. 1, each node in the system is equipped
with a hybrid MIMO beamformer. The BS is equipped with
My and Ny transmit and receive antennas, respectively, and
MEF and N RF chains at the transmit and receive chains,
respectively. The number of transmit antennas and RF chains
at the UL users are M and MRF, respectively. The number
of receive antennas and RF chains at the DL users are N
and NRF, respectively. Each of the UL and DL users has
N data streams to transmit or receive. In order to reap the
benefits of the massive MIMO communication and to reduce
the implementation complexity, we assume that the number
of RF chains is constrained by JN, < ]\/[&F < My and
KN, < N} <« Ny for the BS, Ny, < MR < M for the
UL users, and N, < NRF < N for the DL users. The source
symbols sy € C™ and sP* € C™ for the k-th UL and
the j-th DL user, respectively are assumed to be independent
and identically distributed (i.i.d.), and are zero mean with
variance identity matrix. As it can be seen from Fig. 1, the
hybrid MIMO beamformer for the data streams of the k-th
UL user consists of baseband precoder Vi, € CM XN,
followed by the RF beamformer Vi, € CM xMY Then,
at the BS, the recelved 31gnal is processed by RF combiner
URF ¢ CNoxNG" and UBB € CNo"x N, , respectively. The
hybrid MIMO beamformers for the data streams of the j -th
DL user consists of baseband precoder VBB € CMo <N,
followed by the RF filter VRF € CMoxMo™  Afterwards, at
the j-th downlink user, the received signal is processed by
RF combiner UR, € CN*N™ and UBB e CN"*N,
respectively.

A. CHANNEL MODEL

We assume a narrowband block-fading propagation channel,
and denote HY* € CNoxM and H]j)L € CN*Mo a5 the
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FIGURE 1. The considered mmWave FD MIMO cellular systems.

k-th UL and the j-th DL user channel, respectively. The
SI channel between the transmitter and receiver antennas of
the BS is denoted as Hy € CNoxMo_ and the CCI channel
from the k-th UL user to the j-th DL user is denoted as
H]J),E € CNXM (see Fig. 1). We note that the channel state
information (CSI) and the interference-plus-noise covariance
matrix can be estimated at the receiver of each link and fed
back to the transmitters. Therefore, the transmitters are able
to obtain CSI of the links that are directly connected to them.

Due to high free-space path loss, the mmWave propagation
environment is well characterized by a clustered channel
model. We adopt the channel model introduced in [3], and a
channel matrix H € CN~*Nt with N, receive and N, transmit
antennas is represented as

NN Ny  Nray o

t4Vr

H: Z Z a"YLnaT(Q;nnv qsl;nn) A (asnrm (ﬁmn) ?
NclNray m=1n=1

)]

where N is the number of scattering clusters, Np,y is the
number of rays per cluster, a,,, is the complex gain of the
nthray in the mth cluster, and 6%, (¢', )and ' (&, ) are
the elevation (azimuth) AoAs/AoDs, respectively. The vec-
tors a, (07,,,, ¢'.n) € CNrand a; (6%, ¢',,,,) € CN are the
array response vectors at the receiver and the transmitter to
the angular arrivals and departures, respectively. The small-
scale coefficients i, ~ CN OmmlO_%), where PL is
the path loss and ~,, is the fraction of power in mth cluster,

which is given by

/
Y = e, @

Zn:l ry’;L

where +/ is the power of the cluster m.

B. CSI ACQUISITION

As shown in Fig. 1, the system model contains three types
of CSI: (i) channels between BS and users, (ii) a SI channel
at the BS, and (iii) CCI channels between UL and DL users.
To acquire the first type of CSI, a similar approach to the
Long-Term Evolution (LTE) system can be adopted. The BS
broadcasts the cell-specific reference signal (CRS) to the
DL users, and each DL user can estimate the BS to user
channels using this reference signal. CSI is sent back to
the BS via the control channel [33]. Furthermore, UL users
exploit demodulation reference signals (DRS) for estimating
CSI of UL channels [34]. A similar approach to DL users
can be applied at the BS using CRS to estimate the SI
channel. However, the CRS-based SI channel estimation can
be degraded by the interference from DRS transmitted by
UL users. In order to tackle this issue, no DRS is allowed
to be transmitted by UL users during SI channel estimation
period. It is also known that the SI channel has a strong line-
of-sight (LoS) component, and therefore, it can be modelled
as Rician distribution with a large K -factor before analog
domain cancellation. It was experimentally shown that the
strong LoS component of the SI channel is attenuated by
applying an analog domain cancellation or antenna isola-
tion. With enough SI suppression via analog cancellation,
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the residual SI channel follows a Rician distribution with
a small K-factor or a Rayleigh distribution [35]. Based on
this, we can assume that the residual SI channel follows the
Rayleigh distribution. The CCI between the UL and DL users
are problematic to acquire since there is no direct signaling
between users. However, a neighbor discovery mechanism
can be exploited at each user to estimate CCI via sounding
reference signals in the LTE system [36]. A same technique
is proposed in [37] for device-to-device communications to
acquire CCI information.

lll. PROBLEM FORMULATION

In this paper, we aim to design the four matrices of ana-
log precoder, digital precoder, analog combiner, and digital
combiner to maximize the uplink and downlink sum-rate in
mmWave FD communications. To do this, the signal received
by the BS and the j-th DL user can be written, respectively,
as

Z H Vi VERese! + no
k=1

EONG
= H* Z Vi

jDLS] I (3)
jDLs —I—n

+ Z H Vi UL k, AULSE 4

where ng ~ CN (0,07 TIy,) and n?* ~ CN 0,07 In
denote the additive white Gaussian noise (AWGN) vectors
at the the BS and the j-th DL user, respectively. At the
BS, the received UL signal (3) is first processed by the RF
beamformer, URE € CNoxNg" followed by baseband MIMO
filter Up%,, € CNo"*N: At the j-th DL user, the received DL
signal (4) is first processed by the RF beamformer, URE s €
CNXN™ followed by baseband filter UBY e CNV7 XN,
Using these receivers, the estimate of data streams of the k- th
UL and the j-th DL user are given by

. H
sp- = (UR UL) (UL)" yo. )

R H
?L (UBE) " (URE) " P ©)
In addition, the estimated i-th data stream of the k-th UL and
the j-th DL users are denoted by ;- and 87", respectively.

Based on (5) and (6), we can write
AUL (Uk oL (4 )) HULVk o (s )SEL (N
+ Z (U (@ HULVk TG D sy
=1 l;éz

HULVBB ( l) UL

ml

+ Z ZUkUL‘

m=1m#k l=1

8= (URBLG0) " Y VERLG i) ®)

(U?,%L (i, )) " I:Ilj)LV'rBrEDL(: ) Z)SDL

my

(U?,?)L( )) H VkUL(' l)sglL

k
+ (U7BL(, 0)" (Uib ,) " nbt

] )

in which we define HP* = (URL, )PHP'VEF, HM =
(URF)FHVLVERE and HDY = (URE ) FAPUVEE 4 the
j-th DL baseband channel, the k-th UL baseband channel,
and the uplink to downlink baseband interference channel.
The first term in (7) and (8) is the desired signal, the sec-
ond term represents intra-user (inter-stream) interference, the
third and fourth terms denote inter-user interference, and the
last term is for the received noise.

Assuming Gaussian symbols are transmitted, the sum-rate
of the UL and DL users follows as

J K N,

R:Z Z Z log, (1+SINR?")+log, (1+SINRE"), (9)
j=1k=1i=1

where SINRDL and SINRUL denote the signal-to-

interference- and noise-ratio (SINR) of the i-th data stream
for the j-th DL and the k-th UL user, respectively. SINRU:‘
and SINR}" are shown in (10) and (11) at the bottom of next
page. The optimization problem for maximizing the sum-
rate can then be formulated as

max R
VRF.URF
VBB;UBB
st tr{Vk VR (VRE VBB ) } < Py, k€ SuL,
(12a)
H
S {V%{VﬁfgL (VEFVEE ) } <Py,  (12b)
JESpL
VRF S VRF, URF S URF; (12¢)

where Py and P, are the transmit power constraints at the k-
th UL user and BS, respectively. Furthermore, Syp, and Sp,
represent the set of K UL and J DL channels, respectively.
Vrr and Ugrp are the candidate sets of RF beamforming
and RF combining matrices with the constant amplitude,
respectively. Because of the non-convexity of the objective
function and the constraint in (12c), optimizing the sum-
rate by jointly deriving the four matrices of analog precoder,
digital precoder, analog combiner, and digital combiner is in-
tractable. Hence, we propose the following two approaches:
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(i) jointly designing analog and digital filters separately at the
transmitters and receivers, and (ii) deriving joint transmitter
precoders and receiver combiners with separate designs for
the analog and digital beamforming matrices. These two HBF
procedures are presented in the following two sections.

IV. JOINT ANALOG AND DIGITAL BEAMFORMING
DESIGN USING OMP ALGORITHM

Because of the appearance of the interference signals in the
denominator of the objective function, the optimization prob-
lem in (12) is neither jointly convex over both the combiner
and precoder filters nor convex over each of them. To handle
the non-convexity, the optimization problem in (12) can be
transformed into a minimization of the sum-MSE of the
UL and DL channels as suggested by [38] and [39]. More
specifically, it can be shown that the MSE function is related
to the received SINR, and thus, the sum-rate maximization
and sum-MSE minimization problems are equivalent. The
derived sum-MSE minimization problem is convex over each
of the precoder and combiner beamformings. Therefore, in
this section, we minimize the sum-MSE as a proxy to the
spectral efficiency maximization problem.

Using the estimates in (5) and (6), the MSE of the k-th UL
and j-th DL user can be written in (13) and (14), respectively,
shown at the bottom of the following page. In (13) and (14),
EI,CJL and E?L denote the covariance matrix of the aggregate
interference-plus-noise terms of the k-th UL and the j-th DL

users, respectively, and they are given at the bottom of the
following page. The considered optimization problem in this
section can be formulated as

UL DL
S, Ztr {MSE}"} + Ztr {MSE?} (17a)
VBB,UBB
s.t. tr {Vk Vi (Vi Vi) } < Py, k€ Sur,
(17b)
H
S {VEEVER (VEEVER) <R (7o)
JESpL
VR € Vpp, UM € Ugp. (17d)

The optimization variables can be denoted as VRF(BB) —
(VD VEEP® k€ Sur, j € Spu}, and URFBB) =

{UE%EB), Uil;(fB) ke Sy, J € SDL}, which indicate
the set of all precoding and combining matrices, respectively.
Directly minimizing the problem (17) requires a joint opti-
mization over the four matrix variables VRF, URF VBB
and UBB, which is found to be intractable. Furthermore,
this optimization problem is non-convex due to the constant
amplitude condition of RF beamforming and RF combining
matrices in (17d). In order to eliminate this constraint and
also to reduce the number of optimization variables, at the
first step, we derive the solution for the case of fully digital
beamforming. Then applying the OMP approach, we com-

UL

S
UL ki
SINR}! = L N

|(UkUL(. )) HULVkUL(‘ )Slkﬂ‘|2
Ns

UL
S,

=
1=1,1i
J N
+ Z Z Uy (i
J=11=1

ngiL = Ung” ( ]IEBUL(. ))

)" HoVER, (1) 5D ?

Jz

(URw) " I3

Z |(Uk oL, )) HULVkUL(' l)s gHer

)" HPEVER (2, 1)L 2

Z Z (URTLGs )

m=1m#k l=1

(10)

\(U?%L( )) HPAVEE (:,0)sPh)?
Ns

Pr= T (U ) HPVER ()
1=1,1#i

DL2

H Vk UL(' Z)SEHQ

N‘-?L =02 || (U, (i, :>)H (URE) " 12

)" HPVER (2, 1)sD5 [

Z Z CHCE)

m=1m#j l=1

an
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pute the hybrid MIMO beamformers with the decomposition
of optimal conventional filters into the product of RF and
baseband filters.

A. FULLY DIGITAL BEAMFORMER

In order to derive the optimization problem for the fully dig-
ital beamforming, at the transmitter chains, the transmit pre-
coders VRE, VEB{JL and VRFVB ‘pr. have to be replaced with
VIt and VDL respectively. Moreover at the receiver chains,
receive comblners URFuks o and U7 DLU];%L should be
replaced with U and UDL respectively. Substituting these
transmit and receive beamforming matrices into the opti-
mization problem, (17) can be re-written as

min Ztr{MSEUL}+Ztr{MSEDL} (18a)
Jj=1

S.t. tr {Vgl‘ (V}CJL) } < Py, k € Su,

> w{vi (vl <.

JESDL

(18b)

(18¢)

Because of the multiplicative terms between the precoder
and combiner matrices in the sum-MSE terms, the opti-
mization problem of (18) is not jointly convex over both
the combiner and precoder filters. However, this problem is
convex over each of the precoder and combiner matrices.
Hence, we can apply the alternating convex optimization
technique to (18), alternating between the optimization for
the precoder and the combiner matrix while keeping the
other one fixed at each step. Using the Lagrangian multiplier
method, the Lagrangian dual function can be written as

K J
£=>) u{MSEJ"} +> u{MSEM} (19

k=1 j=1
K
+Y N (tr (VIR - Pk)
k=1

+ AO(ZJ:U (VPHVPHT) )

j=1
Taking the partial derivative of £ with respect to the matrices
oL, UJDL, VL, and V]j)L, we have

oL

UL RO UUL IIgL V gL = O, (20)
8E

L RDL'[ ]'DL II]])L" r})L O7 (2 1)

oL = UL\ # y7UL (y7UL\H ¢yUL

VgL: Z(Hk) Uj (Uj) H;,
j=1

J
H

()" o (U Ve

j=

(HUL) L aUtvik — o, (22)

oL (I
ot = < 3 (ERY) T Ut (URY) T HR-
J k=1

K
3 HEUE (U )V
k=1

H
— ()T UM+ AV =0. (23)
Therefore, the optimal MMSE receive beamforming matrices
for the problem (18) can be written as
UEL:(RlY*IﬂFVEH (24)
DL _ (DL DL~y /DL
U (R ) H; V™, (25)
where the received covariance matrices R and R]j)L are
expressed as

RO HULVUL (HULVUL) 2 (26)
R" = H)"V>" (H?LV?L) - E?L. 27

H
MSEP" = ((UFR,)" (UBD) " BV, VER, — T ) (URR) " (URE) " B VIR, VIR, — Ty )

+ (U (U sPuli o, (13)
H
MSED" = ((USB)" (URG,)" B VEE VIR, — T ) ((US5)" (URG) " HD-VELVER, — L)
+ (U (UK, ) =PURE, Ut (14)
E}CJL Z HULV ULVJ UL (V?-,%LV?,%L)H (HUL + Z HOV%EV] DL (VEEV?,%L)H H? + UTZLOINO, (15)

J#k

SO S HPVEVI, (VIR ()
i#]

7j=1

+ZH

H
LVEE (VR VER) T (HED) T 402 Ly, (16)
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Moreover, the optimal transmit beamforming matrices can be
computed as

K

V=[S0 @EM) U (U Y -y,

-1

+ Z (HD ) UDL (UDL) DU

x (H") (28)

-1
i Z HIUY (UYY) T H, + A01M0>
k=1

x (HPM) T UPr, (29)

where )\‘kjL and )\ are the Lagrangian multipliers associated
with the power constraints in (18b) and (18c), respectively.
To simplify the presentation of deriving HBF, we will com-
bine UL and DL transmissions using the following notations
in the rest of the paper

(Rk7 NgFa Nkv MIISF7 d§7 Mk) (30)
_ (RO, ]\/vRF7 No, MIISF, d[]gl‘, Mk), ke SUL,
(REL’ Nk}?F‘v Nk, MRF7 dEL, MO) 9 k G SDL.

B. CONVERGENCE ANALYSIS

Before extending the digital beamforming to the HBF design,
we briefly consider the convergence of the former. For this,
we note that since each of the sub-problems of optimizing
precoder and combiner filters is convex, the alternating opti-
mization process in (24)-(29) converges. In particular, as it is
proved in [29], in each iteration of the fully digital step, the
total sum-MSE is decreased by updating the combining and
precoding matrices. Moreover, the MSE is lower bounded by
zero, and thus, the fully digital scheme is convergent.

In Fig. 2, the convergence rate of fully digital beamform-
ing step in the OMP-based HBF approach is assessed for
different numbers of users and antennas. The simulation
parameters used for this figure are the same as those adopted
in Section VI. As this figure illustrates, the objective sum-
MSE function in (12) decreases in each iteration and it
converges to a local optimum beamforming. As it can be seen
from this figure, the setup with a lower number of users con-
verges faster with fewer number of iterations and with better
performance. This is because the interference between users
is decreased for a lower number of users and the proposed
policy is more effective. Moreover, if the number of antennas
increases, the performance will be improved. However, we
need more iterations to converge due to the increased number
of variables. As this figure shows, the fully digital step in
the proposed OMP-based HBF converges, which leads to
convergence of the proposed OMP-based HBF.

Q T T T

————— 6 UL users and 6 DL users with 64 antennas at users
[ =—©— 8 UL users and 8 DL users with 64 antennas at users
—HB— 6 UL users and 6 DL users with 100 antennas at users

Sum MSE in (17)

10 15 20 25 30 35 40 45 50
Number of Iterations

FIGURE 2. Convergence rate of the fully digital design of OMP-based HBF
scheme.

C. HYBRID MIMO RECEIVER
We now turn to decomposing the optimal receiving matri-
ces U in (24) and (25) into the products of Ijl,:’FX and
U, X e {UL, DL} Note that U;¥ cannot, in general,
be expressed as U U',%BX, and thus, cannot be realized in
the mmWave archltecture of interest. Therefore, we aim to
make the hybrid precoder URF, URP, sufficiently “close” to
the optimal receiver U5% [4]. More specifically, the design
problem of hybrid combiners for the mmWave receivers can
be expressed as
(U]€ X UEFX) = arg minUile,UisXE |:HS§ — é?”;} y
(€1Y)

where sf is defined in (5) and (6). As shown in [4, (23)], the
problem (31) can be equivalently re-written as:

(Uix, Ui) =
2
arg HR1/2 (TF - URF e )HF (32)

Uin UZ*‘X
which amounts to finding the projection of the unconstrained
MMSE combiner U onto the set of hybrid combiners of the
form UR" URP..

To solve (32), we will leverage the fact that the columns
of R;/?UY and R}/? URFy are both located in the column-
space of R, 1/2 , and thus, we can approximate Rk/ U by
the linear comblnatlons of the Rl/ QUEF x> Where the Weights
for the linear combination are UBB,.. The problem consists of
selecting the “best” N RE array response vectors and finding
their optimal baseband combination. To this end, we first
design Ul,iFX by choosing appropriate vectors from a set of
candidate beamformers, whose elements pre-multiplied with
R,lc/ ? form the bases for the column space of R,lc/ % The
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authors in [4] provide some examples for beamformers as
follows:

1) Eigen-beamformer: The set consists of N RE dominant
eigenvectors of R,lv/ 2, and use them for RF beamform-
ing.

2) DFT beamformer: The set consists of the columns of
Nk X Nk DFT matrix.

3) Discrete cosine transform (DCT) beamformer: The set

consists of the columns of Ni x Nj, DCT matrix.

The constraint that the receiver uses NR* of the vectors
from the matrices defined above can be embedded directly
into the optimization problem (31), and can be equivalently
written as

Uk x = arg manBB

~ ~ H
ding (Ug?x (o5 ) )

where the columns of B, € CN+*No consists of all the
elements in the candidate beamformers, and N is the num-
ber of elements in the candidate beamformers. The sparsity
constraint (33b) states that Ug x cannot have more than

_ ~ 2
o o |
(33a)

\7RF
k >

(33b)

S.t.

0

N,EF non-zero rows. When only N,EF rows of UPB k,x arenon-
zero, only NRF columns of the matrix By, are effectively

“selected”. As a result, the baseband the optimal receive
beamforming matrix Ug x Will be given by the NRF & non-
zero rows of UBBX and the RF receiver UR"y will be given
by the corresponding NRF columns of By.

The problem in (33) is equivalent to the problem of sparse
signal recovery with multiple measurement vectors [30], and
therefore, we can apply the well-known concept of OMP [6].
The summary of the algorithm to compute the hybrid receive
beamformers is shown in Algorithm 1. Here, in Steps 4 and
5, the column of Rl/ ’B % that is most strongly correlated (the
maximum projection) with the residual Rl/ 2Uf res 18 Chosen,
and then the selected column vector By, [l] is appended to the
RF receiver Ul,: s in Step 6. After the dominant vector is
found, and the least squares solution to U37 is calculated in
Step 7, the contribution of the selected vector is removed in
Step 8 and the algorithm proceeds to find the column along
which the residual precoding matrix U3 ., has the largest
projection. The process continues until all NRF beamforming
vectors have been selected.

D. HYBRID MIMO TRANSMITTER

The hybrid filters at the transmitter are designed based on
the equivalent system, that models the reverse of the FD
channel using uplink-downlink duality [31]. In particular,
in the reverse system, the DL users transmit their signals
to the BS, and the UL users receive signal from the BS.
Moreover, the SI channel at the BS is from its receive to
transmit antennas, and the CCI channel is from DL to the

UL users. The estimated symbols of the jth DL and kth UL
users are given as

J
s = (V;pL) " (Z (HEL)H Uy, pLsp-
k=1
K
+H Y U usit + ﬁo> : (34)
k=1
J
AUL (Vk UL) Z (H ) Uj DLS]]DL
j=1
K
+ (H‘,gL) > Ujusf+aft| . (35)

j=1

Note that the reverse system is defined so that the optimal
transmit filter of the forward system in (28) and (29) can
be obtained from the optimal receive filter of the reverse
system. It is easy to show that after some simple calculations
the optimal MMSE receive filters obtained from the symbol
estimates in (34) and (35) are same as the ones in (28) and
(29) if and only if the noise vectors iy and A} - are distributed
as CN (0, AoIng,) and CN (0, M, ), respectively.

Now, the objective is to decompose the optimal transmit-
ting matrices \7 in (28) and (29) into the products of VEF e
and VPP, X € {UL DL} at the receiver side of the reverse
system. Similar to the analysis in Section IV-C, the design
problem of hybrid combiners for the mmWave receivers in
the reverse system can be expressed as

(Vilxs Viix)
2
—arg _min HR1/2 (V¥ — VR VBB )H . (36)
Vi,V F

where the received covariance matrix Ry in the reverse
system is given as

H
Yiey (HPY)" Upp (Ug o)™ HR-
. +HY Zle Ui.o (Ugon)” Ho,
H
J H
> i (HJDIE) UjpL (Ujpr)” HY
H
+(HPY) " Y Uy (Ujo) T HYE, k€ Sy
Due to the similarity between the problems (36) and (32),
we can again design VEFX by choosing appropriate vec-
tors from a set of candidate beamformers, and a sparse

approximation problem can be formulated as before,
i.e., the objective functlon in (36) can be written as

HR1/2 (VX BkV )H where the columns of Bk S

ke SDL
(37)

CMexNs consists of all the elements in the candidate beam-
formers, and VBB, € CNexdi having MRF nonzero rows
that constitute VE’BX The positions of the nonzero rows
correspond to the selected columns of By

The steps of the proposed algorithm to compute the hybrid
transmit processors are given in Algorithm 2 below. Algo-

rithm 2 is similar to Algorithm 1 with the exception of Steps
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10 and 11, which are used to realize the power constraints at
the UL users and the BS.

Algorithm 1 Receiver hybrid MIMO beamformer

1: UEFX = [_] .
2: Uk,res :NUk
3: fori < N{F do

H
v e = (R)”By) (RYPUXL)

')

6 URy = U | By

3: l = argmaxmzl,...,Nb
m,m

-1

H H
. BB _ RF RF RF 1 X
ik Upx = <(Uk,X> RkUk,X) (Uk,x) R, U;
. ur _ (ururumy
ke res ”Ui{ 7UI){:X U}E],BX ” P
9: end for

—_

, RF_ 17BB
0: return U, ", Up"

Algorithm 2 Transmit hybrid MIMO beamformer
VE =1
Vk: res — Vk:
: fori < M RF do .
Y = (Ri/QBk) (R;/Qvi{m)
5: | = argmaxm=1,...,N, (@f (@f)H)
6 VI = [VRFX | Bk[l]]
. —1 .
7 VI = (VR T RVER) (V) RV

(VX -VRELVEEL)

AWM =

m,m

8: Vk,fe% - Hvx VRF VBBXH
9: end for
. UL
10: Vk UL = Vk UL HVﬁFULV%BULH , keS8
11: VBB — VBB
R ZkesDL||vRFDka ol

12: return Vk’X, V,c’X

V. JOINT TRANSMIT AND RECEIVER BEAMFORMING
DESIGN USING BD APPROACH

In this section, we maximize the sum-rate of UL and DL
users via jointly deriving transmit precoding and receive
combining matrices with separate designs for analog and
digital beamformers. By removing the iteration between
the transmitter and receiver optimization, the computational
complexity of the BD-based HBF scheme can be reduced
compared to the OMP-based HBF approach. We solve the op-
timization problem in (12) indirectly by deriving analog and
digital beamformings in two steps such that an information
loss associated with each step is minimized. To maximize the
sum-rate, we first solve the optimization problem for the case
that number of RF chains is at least double the number of data
streams. Then, we extend the solution to the situation that the
number of RF chains is at least equal to the number of data
streams.

A. DL TRANSMISSION

The data transmission by the BS can be decomposed into
two consecutive stages of digital and analog beamformings.
First, in the digital beamforming step, the BS applies power
allocation and digital precoding to the data symbol s and
transmits it through the baseband channel. At each DL user,
using a digital combiner, the received symbol is transformed
to S. Second, in the analog beamforming step, the BS applies
analog precoding to the digitally precoded symbol x and
transmits it through the channel, and the received symbol at
each DL user is transformed to X using an analog combiner.
Considering the downlink channel, the two steps of analog
and digital beamformings are

J

oDL BB \HggDLy/BB DL § BB H DL

S] (UJDL) H VjDL] + U]DL H VnLDLSnL
1

m= .
m#j

K
+ Z UShL) HHJJJIEVIC ULSh- + (U?,%L)Hn/?L, (38)
k=1

J
ADL (Ug DL)HHDLVFII:)L X; Z(UJDL)HHDLVRFDLXBLL
m=1
m7j
+Z URE ) THPYVRG 8 4 (URG )PPt (39)
in which xj = VBDLS and x- :H VEB{JLSEL are
the digitally precoded symbols, (UE‘,%L) &]DL = §;?L’
and n’zL = (URF )Hn]j)L. Also, we have HPL
[(HPY)T, (HEM)T, ..., (HOY)T)T. The information flow for

the downlink channel can be described as [15]

DL

L _>Xj sDL

iR K — 8 (40)

Based on the above information flow, we can write [15]

a b _ c
R < I(sP%;8P%) < Cpe(HPY) < Cpe(HPY),  @1)

where I(-) denotes mutual information and Cgc represents
the broadcast capacity of the respective channel. Therefore,
in order to maximize the sum-rate, we attempt to force the
above inequalities to equalities. Inequality (a) becomes an
equality by mitigating the intra-user and inter-user interfer-
ence via applying digital beamformings at the BS and the DL
users using an extended version of the BD method introduced
in [14]. More specifically, in our proposed BD method, in
addition to the interference between the DL users, the inter-
ference from the UL users to the DL users is also cancelled.
Furthermore, it is proved in [40] and [15] that exploiting
massive MIMO technology leads to the orthogonality of user
channels which makes inequality (b) equality. For inequality
(c), we calculate analog precoder and combiner filters under
the constant amplitude constraint to maximize I(sPL;8PL).
To do this, we exploit extra RF chains to handle the fixed
modulus condition and derive RF beamforming matrices for
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the case when the number of RF chains is at least double
the number of data streams. Thus, in our proposed BD-based
HBF scheme, interference is assumed to be dealt with in
the digital domain in which the joint digital precoding and
combining matrices are derived to achieve equality in (a), and
the analog precoder and combiner filters are jointly designed
to achieve equality in (c).

The operation of baseband BD beamforming cancels the
intra-user and intra-user interference. Thus, the digital pre-
coder at the BS should lie in the null space of the user
channels and the digital combiner at the DL user should lie
in the null space of interference channels between the UL
and DL users. In order to find the null spaces, we apply
singular value decomposition (SVD) to the DL channels and
interference channels. The digital precoder can be derived as

HY' = [(EYYT, . (@ )T, @), 3T
= U] DLZ S}I%U SOI%L] )

VJ(-BL =V,pL(:1: (J = 1)ME"),

Vi = VoL, ( = DME" +1: end),

VD = Usn V] DL>

Vi = Vﬁ%ﬂ%‘& (42)

in which V;N“) denotes the first Vg columns of V ;. Also, the
digital combiner can be calculated as

DU _ /DU DU\ T

Hy" = [(H}7), ... (Hjg)],

~ ~ 0

H?U JvDUZ ]DU7V§ J%U} )

V%0 = Vipuls, NRF N, +1: NRF),

= (0
Ut = Vg 43)
In [41], it is shown that two RF chains with amplitude

constraint can be combined to create one RF chain without
constant modulus condition. Thus, if the number of RF
chains is at least double the number of data streams, we can
eliminate the constant modulus constraint in (12¢). In this

case, in order to turn inequality (c) into an equality, the RF
beamformings can be derived similar to [15] as

DL _ 7. H
Hj - UJ,DLE j’DLVj,DLa

USh = UjpL(;, 1: N¥),
Hg)];np (URF )HHDL
DL H
Hcomp Ucnmp’DLZcompA,Dchomp’DL7
Vb = Veomp,oL (s, 1 : N¥F) (44)

Otherwise, if the number of RF chains at the BS is in-
sufficient to eliminate the constant amplitude constraint in
(12c), the optimal solution for analog beamforming would
be the nearest point to the solution for unconstrained sum-
rate optimization [15]. Hence, we can write

RF /U pL(:,1:NRF)
UjpL = e :

-

TABLE 2. Computational complexities of the proposed methods in terms of
big-O notation

Algorithm

Deriving the fully digital
beamforming solution
Applying the OMP method |O (NRFU(d?N + d2M+M3+N3))
for deriving HBF design
BD-based HBF scheme

Computational Complexity
O(UI(N?®+ M3 + dM? + dN?))

O(U(NRF? { dNRFZ 1 gNRF )
+ min(M N2, M2N))

VEE = L o Vamon (V) (45)

E

B. UL TRANSMISSION

Based on the uplink-downlink duality, the HBF for the uplink
channel can be derived by reversing the system and using the
results for the downlink channel [31]. We omit the details of
the derivations for brevity.

C. COMPUTATIONAL COMPLEXITY ANALYSIS

In this section, the computational complexities of the pro-
posed OMP-based and BD-based HBF schemes are investi-
gated. For ease of notation, suppose that all the nodes have
the same number of transmit antennas, M, receive antennas,
N, data streams, d, and RF chains, NRF. Also, assume that
the number of UL and DL users and the number of itera-
tions in the digital beamforming step of OMP are U and I,
respectively. The asymptotic behavior of the computational
complexities of our proposed policies are shown in Table 2,
where the expression for the OMP-based HBF scheme is
equal to the sum of the complexities of the fully digital
beamforming step and the OMP method. Since the BD-based
HBF does not include any iterations between the transmitters
and receivers, it has low complexity. In line with this, as it
can be seen in Table 2, the big-O computational complexity
of the BD-based HBF method has a polynomial with degree
4. In contrast, the computational complexity of the OMP-
based HBF approach includes a polynomial with degree 5.
Therefore, the BD-based HBF scheme has lower computa-
tional complexity than the OMP-based HBF approach.

VI. SIMULATION RESULTS

In this section, we investigate the performance of our pro-
posed OMP-based and BD-based HBF schemes in an FD
MIMO multi-user mmWave cellular system through simu-
lations. First, we compare the achievable spectral efficiency
of the proposed OMP-based HBF scheme with the fully
digital one, and also contrast beamformer designs for the
FD system with that of a traditional HD scheme having the
relevant hardware configurations. Moreover, the performance
of the OMP-based HBF is compared with the HBF approach
for MUFD communications introduced in [12]. Then, the
average spectral efficiency and the computational complexity
of the BD-based HBF approach are compared with those for
the OMP-based HBF method.
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TABLE 3. Simulation Parameters

Parameter Settings
Cell Radius 80m
Carrier Frequency 28GHz
Bandwidth 1GHz

BS Transmission power 40dBm-50dBm

User Transmission power | 20dBm-30dBm

Thermal Noise Density —174dBm/Hz

Noise Figure BS: 5dB, User: 7dB

Path Loss (dB) (d in m) PL(d) = o+ 1081logo(d) + ¥

¥~ N (0,0°)

NLoS parameters a =720, 3=2.92, o0 =28.7dB

LoS parameters a=61.4, 3=2.0, c =5.8dB

Probability of LoS Pros(d) = e(~%LosD 1/ap,5 = 67.1m
BS antenna 64 X 64 \/2 uniform linear array
UE antenna 8 X 8 A\/2 uniform linear array

Number of Clusters N, ~ max {Poisson(x),1}, x = 1.8

Yy = U 110778, Z ~ N (0,62)
Upm ~ Uniforml[0,1], =28, ¢ =4

Cluster power fraction

Since the application with the most potential for FD tech-
nology in cellular and mmWave systems is in small cells.
We evaluate the performance of the proposed algorithms in
a mmWave small cell deployments. The channel parameters
and the path loss model are taken from [3] and listed in
Table 3. We assume a cell area of radius » = 80 m with
the mmWave BS at its center, and 8 uplink users and 8
downlink users randomly placed within this area. Each user
has Ny = 2 data streams to transmit or receive. We then
compute a random path loss between the BS and users based
on the model in [3]. An accurate model for the SI channel
plays an important role in evaluating the performance of FD
systems. For the SI channel, we assume a LoS channel where
the distance between transmit and receive antennas is d = 1
m. We assume a set of two dimensional antenna arrays at both
the BS and the users. On the BS and user sides, the arrays
consist of 64 x 64, and 8 x 8 elements, respectively. The spac-
ing of the elements is set at half the signal wavelength. These
antenna patterns were used in [3] showing excellent system
capacity for small cell urban deployments. We consider two
cases for the number of RF chains, including case-1 with 2
RF chains at each user and 16 RF chains at the BS, and case-2
with 3 RF chain at each user and 24 RF chains at the BS. It is
worth mentioning that the maximum number of iterations of
fully digital beamforming step in the OMP-based HBF policy
is set to 50, and the results are averaged over 10° independent
channel realizations.

A. COMPARISON OF THE PROPOSED OMP-BASED HBF
WITH FULLY DIGITAL BEAMFORMING

In this section, the results for the UL and DL channels are
given when the power expenditure of the users and BS are
20 dBm and 40 dBm, respectively. The average spectral
efficiency of each UL and DL users in our proposed OMP-
based policy and the optimal unconstrained precoding and
combining scheme are shown in Fig. 3. In the HBF design,
we consider two cases for the number of RF chains at the BS
and users. As it can be seen from this figure, by adopting HBF

25 T

[ DL channel
[ UL channel
[N Sum of UL and DL channels

Average Spectral Efficiency of Each User (bits/s/Hz)

Fully Digital Beamforming

Proposed Hybrid Beamforming Case-1 Proposed Hybrid Beamforming Case-2

FIGURE 3. The average spectral efficiency of each user for fully digital
beamforming and two cases of OMP-based HBF scheme with 20 dBm and 40
dBm transmit powers at the users and the BS, respectively.

technique, there is a loss in the spectral efficiency. However,
by increasing the number of RF chains to the case-2, the
spectral efficiency loss is reduced. Although a spectral loss
is observed in HBF approach, fully digital is impractical for
large scale antenna arrays and has a much higher cost.

B. COMPARISON OF OUR PROPOSED OMP-BASED
HBF POLICY WITH OTHER APPROACHES

In Fig. 4 and Fig. 5, the average spectral efficiency of our
proposed OMP-based HBF is compared with that for the
scheme introduced in [12], considering case-1 for the number
of RF chains. Since authors in [12] have not considered a
cellular set up and have studied an interference multi-user
MIMO channel, in order to be able to do this comparison,
we extended the proposed policy in [12] to a cellular set
up with a BS, UL, and DL users. As this figure depicts,
our proposed OMP-based HBF approach outperforms the
proposed scheme in [12], since our method directly deals
with spectral efficiency and authors in [12] have tried to min-
imize the ST and multi-user interference. For a comparison of
computational complexities, we refer to Section VI-D below.

C. COMPARISON OF FD AND HD TRANSMISSIONS
USING OMP-BASED HBF

In Fig. 6, the achievable spectral efficiency of the FD and HD
transmission modes and also mode selection approach using
OMP-based HBF are depicted when the transmit power of
BS is 40 dBm and the transmit power of users varies in the
range of [20 dBm, 30 dBm)]. In the mode selection scheme,
at each transmission time slot, the scheduler compares the
performance of HD-DL, HD-UL, and FD modes and chooses
best of them [32]. As this figure illustrates the achievable
spectral efficiency of the mode selection method is higher
than the sum-rate of FD and HD transmission modes. The
reason is that by using mode selection method, we can take
advantage of all the available degree of freedom. In Fig. 7, the
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Fully digital MUFD beamforming used in [12]
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FIGURE 4. The average spectral efficiency of each UL user for FD
transmission with Ns = 2 data streams and 40 dBm transmit power at the BS.
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FIGURE 5. The average spectral efficiency of each DL user for FD
transmission with Ny = 2 data streams and 20 dBm transmit power at the UL
users.

achievable spectral efficiency of the FD and HD transmission
modes and also mode selection approach are depicted when
the transmit power of UEs is 20 dBm and the transmit power
of BS varies in the range of [40 dBm, 50 dBm]. As this figure
illustrates mode selection method outperforms FD and HD
transmission modes in terms of sum-rate.

D. COMPARISON OF OMP-BASED AND BD-BASED HBF
APPROACHES

In Fig. 8, the performances of the proposed OMP-based and
BD-based HBF methods are compared for the two cases of
MRF — NRF — 9N and MRF NRF — N, for the
DL transmission. As it can be seen from these figures, when

= B =Mode Selection, fully digital beamforming

- z- Mode Selection, proposed OMP-based HBF
FD, fully digital beamforming
FD, proposed OMP-based HBF

- = HD.fully digital beamforming

=< =HD, proposed OMP-based HBF

Average Spectral Efficiency of each User (bits/s/Hz)

0 I I I I I I I I I
20 21 22 23 24 25 26 27 28 29 30

Transmit Power (dBm) at UE

FIGURE 6. The average spectral efficiency of each user for mode selection,
FD and HD transmissions with N5 = 2 data streams and 40 dBm transmit
power at the BS.

4 T T T

= B = Mode Selection, fully digital beamforming

- Z- Mode Selection, proposed OMP-based HBF
FD, fully digital beamforming
FD, proposed OMP-based HBF

- = HD, fully digital beamforming

=< = HD, proposed OMP-based HBF -
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0.5

Average Spectral Efficiency of each User (bits/s/Hz)
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. . . .
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FIGURE 7. The average spectral efficiency of each user for mode selection,
FD and HD transmissions with N5 = 2 data streams and 20 dBm transmit
power at the users.

there exist 2Ny RF chains, the achievable spectral efficiency
of BD-based scheme is higher than that for the OMP-based
beamforming approach. However, when the number of RF
chains is as low as Vg, the OMP-based method outperforms
the BD-based beamforming method. The reason is that in
the BD-based approach, for the large number of RF chains,
the fixed amplitude condition can be removed and the digital
and RF beamformings are designed to minimize informa-
tion loss. Therefore, choosing between OMP-based and BD-
based HBF depends on the amount of available RF chains.
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—A— Block Diagonalization Based HBF, M™" =N"=2N_
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FIGURE 8. Comparison of the proposed OMP-based and BD-based HBF
methods in the DL channel for FD transmission with 20 dBm transmit power at
the UL users.
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FIGURE 9. Computational complexity in the proposed OMP-based and
BD-based HBF schemes.

Finally, in Fig. 9, the number of complex multiplications
required for the proposed OMP-based and BD-based HBF
policies and the scheme introduced in [12] are shown con-
sidering case-1 for the number of RF chains and maximum
50 iterations for the OMP-based method. As we expect
based on the computational complexity analysis presented
in Section V-C, this figure illustrates that our proposed BD-
based HBF scheme has about 11% and 40% lower compu-
tational complexity compared to the proposed OMP-based
HBF approach and the policy introduced in [12], respectively.

VIl. CONCLUSION

In this paper, we have considered the design of HBF filters
for mmWave multi-user MIMO FD cellular systems and
have proposed the two approaches of OMP-based and BD-
based HBF designs that maximize the sum-rate. In the first
method, the RF and baseband beamformers are optimized
jointly at each transmitter and the receiver. For this, we first

design the fully digital beamforming to minimize the sum-
MSE and then, by exploiting the spatial structure of mmWave
channels and uplink-downlink duality, sparse approximation
problems are formulated to design hybrid MIMO filters ap-
proximating the MMSE transmit/receive processors. In the
second proposed method, we have jointly derived transmit
precoders and receive combiners with a separate designs for
analog and digital beamformers. In this method, the iterations
between the transmitters and receivers are eliminated, and
hence, the computational complexity is reduced compared to
OMP-based HBF scheme. In the simulation results, it has
been shown that the proposed OMP-based HBF schemes
outperform HD HBF technique and has better performance
compared with other HBF approaches in the literature. Fur-
thermore, the proposed BD-based HBF scheme has been
found to improve over the OMP-based HBF in terms of sum-
data rate if the number of RF chains is at least double the
number of data streams. Hence, according to the number of
RF chains, we select either OMP-based or BD-based HBF
policy.
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